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Abstract

We use finite connectivity equilibrium replica theory to solve models of finitely
connected unit-length vectorial spins, with random pair-interactions which are
of the orthogonal matrix type. Finitely connected spin models, although still
of a mean-field nature, can be regarded as a convenient level of description
in between fully connected and finite-dimensional ones. Since the spins are
continuous and the connectivity ¢ remains finite in the thermodynamic limit,
the replica-symmetric order parameter is a functional. The general theory is
developed for arbitrary values of the dimension d of the spins, and arbitrary
choices of the ensemble of random orthogonal matrices. We calculate phase
diagrams and the values of moments of the order parameter explicitly ford = 2
(finitely connected XY spins with random chiral interactions) and for d = 3
(finitely connected classical Heisenberg spins with random chiral interactions).
Numerical simulations are shown to support our predictions quite satisfactorily.

PACS numbers: 75.10.Nr, 05.20.—y, 64.60.Cn

0305-4470/05/398289+29$30.00  © 2005 IOP Publishing Ltd  Printed in the UK 8289


http://dx.doi.org/10.1088/0305-4470/38/39/001
mailto:tcoolen@mth.kcl.ac.uk
mailto:Nikos.Skantzos@fys.kuleuven.ac.be
mailto:isaac@thphys.ox.ac.uk
mailto:conrad@ffn.ub.es
mailto:hatchett@brain.riken.jp
mailto:B.Wemmenhove@science.ru.nl
mailto:theodore@mth.kcl.ac.uk
http://stacks.iop.org/JPhysA/38/8289

8290 A C C Coolen et al

1. Introduction

Models of finitely connected disordered spin systems have been studied for some 20 years,
following the initiating papers [1-5]. In particular due to the unexpectedly rich and varied range
of multi-disciplinary applications of finite connectivity replica techniques which emerged
subsequently in, for example, spin-glass modelling [6-9], error correcting codes [10-13],
theoretical computer science [14—17], recurrent neural networks [18-20] and ‘small-world’
networks [21], this field is presently enjoying a renewed interest and popularity. Until very
recently, analysis was limited to the equilibrium properties of such models, but now attention
has also turned to the dynamics of finitely connected spin systems [22—25], using combinatorial
and generating functional methods. In the domain of physical spin systems, research into
finitely connected systems has usually been triggered by the desire to develop solvable spin-
glass models which are closer to real finite-dimensional systems than the celebrated fully
connected spin-glass model of [26]. As far as we are aware, however (and in contrast to the
situation with fully connected disordered spin systems), all finitely connected and disordered
spin systems analysed theoretically so far involved scalar spin variables (either of the Ising
type, the soft-spin type or the spherical type).

In the present paper, we solve equilibrium models of finitely connected spin systems of
unit-length vectorial spins, and with random pair-interactions between them which are of a
chiral nature, defined by random orthogonal matrices which promote random relative spatial
orientations between pairs of spins. The motivation behind our study is twofold. Firstly,
we aim to expand the domain of solvable and solved finitely connected spin models, by also
including those where the spins have a truly vectorial character, and where their interactions
are of a (random) matrix type. Vectorial spins are not only more realistic from a fundamental
physical point of view in any real magnetic system, but are also of special relevance in the
context of neural networks [27-29] (and more general models of coupled oscillators, see,
e.g., the review [30]), and in describing granular superconductors and Josephson junctions
[31-35]. In these latter junctions it is essential for the spin interactions to have a chiral
character. In most such superconducting systems the local degrees of freedom are modelled
as two-dimensional vectors, i.e., XY spins characterized by a single phase angle at each site.
The random matrix interactions then induce random phase shifts between neighbouring sites;
in two spatial dimensions one may subsequently find the so-called gauge glass state; see, e.g.,
[36-38] and references therein.

The inclusion of bond- and field-disorder in chiral spin systems has so far mostly been
studied analytically in models where all spins are allowed to interact with each other (purely
for mathematical convenience, see, e.g., [39] and references therein). The present study can
be regarded as a step away from the unrealistic full connectivity towards finite-dimensional
models in such vectorial systems. Our second motivation is of a technical nature. In contrast
to models with discrete (e.g., Ising) spins, when choosing real-valued microscopic variables
the replica-symmetric (RS) theory will involve an order parameter which is itself a functional,
rather than a function. Solving the associated order parameter equations is therefore non-
trivial, and leads to many numerical complications especially when the domain of values for
the individual spins is not bounded (as is the case for, e.g., soft spins). In our present model
we have vectorial spin states; although continuous and therefore leading to a theory involving
an order parameter functional, each spin state represents a point on a sphere and has therefore
a compact domain. This is found to be a considerable mathematical and numerical advantage,
and allows us to push our analysis and therefore also our understanding further.

The structure of our paper is as follows. We first develop the general replica-symmetric
theory for finitely connected vectorial spin systems with random chiral interactions described
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by orthogonal matrices, for arbitrary dimensions of the microscopic sphere S;_; which
constrains the values of the individual spins. We then apply our theory first to the case d = 2,
where the spins reduce to XY ones, followed by application to d = 3 where we have classical
Heisenberg spins. In both cases, we calculate phase diagrams (with continuous transition lines
calculated via functional moment expansions) as well as the values of macroscopic observables
(using truncated population dynamics routines), for different choices for the ensemble of
random orthogonal matrices. We complement our results with numerical simulations. The
latter are found to agree well with our theoretical predictions, especially if the usual problems
associated with the moment truncation of population dynamics algorithms and the well-known
finite size effects in disordered spin systems are taken into account.

2. Definitions

We study finitely connected and bond-disordered systems comprising N interacting normalized
vectorial soft spins o; € S;_1, with S;_; denoting the unit sphere in R?. Thus ford = 2
our spins become XY spins, with each spin representing a point on the unit circle, whereas
for d = 3 they become classical Heisenberg spins, with each representing a point on the unit
sphere, etc. Our systems are taken to be in thermal equilibrium, characterized by Hamiltonians

of the following form, with the short-hand {o'} = (o, ..., 0nN):
H{o}) =—-J Zcija'i'Uija'j"'ZV(o'i)‘ (D
i<j i

The independently distributed quenched random variables ¢;; € {0, 1} define the (random)
connectivity of the system, i.e., they dictate which pairs of spins are allowed to interact. The real
d x d matrices are assumed orthogonal and with determinant 1, i.e., they represent rotations
in RY, and are drawn randomly and independently from some random matrix ensemble
characterized by a distribution P(U). We will assume as yet only that P(U) = P(U"). The
single-site potentials V (o) serve to break symmetries, and will also enable us to take an Ising
limit later as a benchmark test (e.g., for V(o) = y(é- )2, with & denoting a fixed unit-length
vector in Rd, and where y — 00). In this paper, we will be concerned with the so-called finite
connectivity regime, where

Prob(c;;) = %5%1 + (1 - %) 8e,0 forall i< )

with ¢ = O(N?). Each spin on an Erdos-Rényi graph generated via (2) interacts on average
only with a finite number ¢ of other spins, even in the thermodynamic limit, similar to finite-
dimensional systems. In this sense, in spite of the absence of geometrical considerations (so
that they are still of a mean-field nature), finitely connected spin models can be regarded as
closer to physical reality than fully connected ones.

In the remainder of this paper, averages over the random connectivity {c;;} and over
the random orthogonal matrices {U;;} will be denoted by ~~~. We will use the standard
replica identity log Z = lim,_on~'logZ", with Z" initially evaluated for integer n,
to calculate for our system the asymptotic disorder-averaged free energy per spin f =
—limy_, oo (BN) 'og Z. Indices will be used according to the standard conventions, with
Greek ones labelling replicas (¢ = 1, ..., n) and Roman ones labelling spins (i = 1, ..., N).
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3. Replica calculation of the disorder-averaged free energy per spin

3.1. Derivation of replica saddle-point equations

In evaluating the disorder-averaged free energy per spin with the replica method,

gl ]

one finds that site factorization can be achieved upon isolating the usual site-averaged replica
order parameter for finitely connected systems. After redefining {0} = (o',...,,),
where now o, o, € S4_i, this order parameter takes the form P({o}) = limy_.o N -1

>ull,é [o"" — af‘]. The insertion of appropriate functional §-distributions into (3) gives

— 1
— _ T H o ,—BV(o}) L U
7ot e [ [ Taot | e (s, Do -v,e)

ia i<j o

1 o
= — lim lim lo . do® e BV(@D
N1—>oon]—>0 BNn g/ /;,dl |:l_[ g;

i

X exp % Z |:/ dU P (U) exp (ﬂ] Za‘? -Uo"]?‘) _ 1i| + O(NO)

ij

= — lim lim
N—>ocn—>0,8 n

1 / dP({o}) dP({o}) exp(iNP({a}) P({o}))
og H

) 21/N

y exp{%CN\/{dU’dO'/}P({U})P({U,}) |:/ dUP(U)eXP (ﬂjzaa'UU;> _1]}

X exp Nlog/{dcr} exp | —iY_ P(a'D]]slo, —oual = B> V(oa)
(o'} o o

Next we carry out a rescaling transformation of the conjugate integration variables: P ({o'}) —
{do}P({o}). The objective is to convert the sum Z{a} P({o})P({o}) in the exponent into
Z{U}{dU}P({a})ﬁ({a}); this latter expression, in contrast to the original one, will become
a well-defined integral in the continuum limit {do} — {0}. Upon writing the resulting
path integration measure as ]_[{U}[dP({a}) dﬁ({o-})/Zyr] = {dPdP}, and upon neglecting
irrelevant constants, our expression for the disorder-averaged free energy per spin is then seen
to take a saddle-point form:
- N 1
f=— lim lim
N—oon—0 BNn

X exp [%cN/{dado”}P({a})P({o“}) |:/ dU P(U) exp (ﬂ] Za:ga -Uo-&) — 1:|}
X exp {Nlog/{da}exp (—,3 Z V(oy) — iﬁ({g})) }

log/{dP dP}exp <iN /{da}P({a})P({a}))
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= — lim 1 extr;p p) {i/{da}P({o})ﬁ({a}) +log /{da'} exp (—ﬂ Z V(oy) — iﬁ({a}))

n—0 ﬂn

+ %cf{dada’}P({a})P({o"}) U dU P(U) exp <,BJ > o .Ua;> - 1” . 4)

The functional variation of (4) with respect to the two order parameter functions 13({0'}) and
P({o}) gives us the following two saddle-point equations, respectively:

Pdo)) = exp (=B Y, V(oa) —iP({a))
~ [ido’}exp (-BY, V(o) —iP({o})

P(o)) = ic/{da’}P({cr/}) |:/ dU P(U) exp (,3] ZU" . Ua&) — li| . (6)

(&)

Elimination of the conjugate order parameter function P ({o'}) leads to a saddle-point equation
for P({o}) only, and an associated expression for the free energy f:

exp(c [{do’}P({o'})[ [ dU P(U) e#/ Zuoe-Vou — 1] — B3 V(o))

7D Tl exp(ef 1o P07 D[ AU P oo O —1] - 5, Vo)

(7

f = lim ﬁin i%c/{da’ da’}P({e})P({o'}) [/ dU P(U) exp (,BJ Xa:aa -Ua;> - 1}

— log/{da}exp (cf{dU'}P({U/})

x[/dUP(U)eﬂ’Za”n'U”& - 1] —ﬂZV(aa)>}. (8)

3.2. Replica-symmetric theory

We now make the canonical RS ansatz for continuous spins in our saddle-point equations’.
We assume there to be a complete family of distributions P[o|p] on S;_;, parametrized by a
countable set of real-valued parameters ;& = (o, 41, 12, - - .), such that

Pes(@. .0 = [ anwGo [T Plolu ©

with a normalized density w (). A representation-independent but mathematically equivalent
formulation of the RS ansatz follows upon defining the functional measure

WP} = /duw(u) [] stP(o) — Plolull. (10)

0‘65,1,1
Here we used the symbolic notation [ [, §[P (o) — L(o)] for the functional version of the
8-distribution, defined via the identity f{dP}G[{P}] [1,8[P(c) — L(o)] = G[{L}]. For

7 This ansatz reflects the complicating fact that, in the case of continuous spins, the RS order parameter function
depends on the replicated spin variables not only via the sum )_, o, (as would have been the case for Ising spins),
but rather on all possible sums of the form Za aof( ,forany K > 1.
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non-degenerate parametrizations, i.e., for those such that every function P (o) corresponds to
a unique choice p({P}) of parameters, with P[o|u({P})] = P(o) forall o € S;_1, we can
invert relation (10) and write

w(p) =/{dP}W[{P}]8[u—u({P})]- (10

In terms of the functional measure W[{P}] our RS ansatz (9) takes an elegant and
representation-free form:

Prs(@'..oon = [aPwien] P (12)

The physical interpretation of our subsequent observables and results in terms of the original
disordered N-spin system will follow from the identity

e
/ {dP}W[{P}]]‘[[ / daP(a)fa(w} = Jim > [Ttfe@). a3

We insert into our general saddle-point equation (7) the RS ansatz (12), and introduce the
convention ]_[2:1 a; = 1 for any series {a;}. This leads to the following identity (with a
constant C,, which will in due course be determined by normalization),

&, [rarwipnT] pien =ew(c [wrwien [ oo rw

« H[/ do_/P(o_/)eﬂJm,-Ua'jI —c —ﬂZV(Ua)>

¢ 14
— Z%e—ffn[{de}W[{Pk}]dUk P(Up)]
: k=1

>0
14
x H{eﬂv(aa) l_[ / do’ Pk(O'/) eﬂla'a'Uka’}
o k=1

Y ¢
= /{dP}]"[P(m)ZC—,e‘ﬂ'/H[{de}W[{Pk}ldUkmUkHZ"[{Pl,...,Pz}]
o k=1

= 2!
—BV(o) TT¢ do’ P N ~pJo-Uio’
< []8| P -< [y Jdo' Pilae (14)
s Z[{P, ..., Pl
[4ShY]
where
¢
ZI{Py, ..., P} = /dae_ﬁv(”)H/da’Pk(a’) ef/o-Uio’ (15)
k=1
In the replica limit n — 0, both the term Z"[{ Py, ..., P;}] and the constant C, reduce to unity,

and our RS order parameter equation acquires the transparent form

£
WP =) %e*/]"[[{de}W[{Pk}]dUkmUk)]

>0 k<t

—BV(o) TT¢ do’ P N aBJo - Uro’
< T 8| P - — U’clzf o Alo)e .36
[do" eV [T, [ do’ Pi(a’) bl Uic”

TESI-
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The replica-symmetric order parameter for finitely and randomly connected disordered systems
with continuous degrees of freedom is thus seen to be a functional W[{P}] on the space
of probability densities. For any specific parametrization P[o|u] of this space, the order
parameter equation (16) becomes an equation for the distribution w(u) of parameters (of
which there must generally be an infinite number):

¢
w(p) =y % e / [ Jrdese w(py) dU P (UL)] / {dP}[p — p((P})]
>0 k<t

—BV(o) TT¢ do’' Plo’ BJo-Uio’
< ] 8| Po) - — Uk:‘zf o Plolmde? . an
fdo.// e—ﬂV(a”) Hk:l de,P[Ullp‘k] eﬂJﬂ’.Uka’

O'ESd,l

We note that multiplication of P[o|u] by a constant will not affect (17), so that in our
parametrizations P[o|u] we need not impose normalization explicitly. Application of the
above manipulations to formula (8) leads us in a similar manner to the following expression
for the RS free energy:

frs = %f{dPl sz}W[{Pl}]W[{PZ}]de P(U) log U do do’' P, (o) Py(c) eﬂf"'U"’}

1 R
Y] Z%e“ f [ [HdPIWI{P)]dULP (U]
' k=1

>0

14
x log {/daeﬂv<a>]_[fda’1>k(a’) ef‘f”'ka”}. (18)
k=1

An alternative formalism for the mathematical analysis of finitely connected spin models and
deriving the key equations (16) and (18) would have been the cavity method; see, e.g., [7] and
[8]. Which route one prefers is largely a matter of taste or familiarity®.

3.3. The Ising limit

As a simple consistency test of our theory, we now consider the limit y — oo of our population
dynamics equation (16), for the special choice V(o) = y (€ - o)? where & denotes an arbitrary
unit-length vector in R?. Via a saddle-point argument, we observe that the limit y — oo
restricts our spins to take one of two possible values, namely, o = +€. Hence, our order
parameter function P (o) collapses to a sum of two delta peaks, which (with a modest amount
of foresight) we choose to parametrize by

PO) = — S S —&) 4t~ s+ 19
@) = S eoshB)° % T O Fcosnipn) 00 Y (19)

With this representation of P(o), our order parameter functional W[{P}] reduces to a
distribution W (h) of ‘effective’ fields 4. Carrying out the integrations within the §-functional
in (16) then results in

8 Each method has its own advantages and disadvantages: the replica formalism is somewhat more easily generalized
to include states with complex ergodicity breaking (RSB), whereas the cavity concept (where one does not average over
random graphs) allows one to interpret equations such as (16) as a self-consistency equation for the spin probability
density at a site where a bond has been removed, which (in turn) allows for immediate generalization of the theory to
random graphs with arbitrary degree distributions.
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_yee explBh(o - &)]
Wi =3 = /H[dth(hk)dUkmUk)] I1 a[m

20 k<t oe{—8,8)

2 cosh(Bhy) 2 cosh(Bhy)

I—[i [exp(ﬂhkﬂSJa"Uké) + exp(fﬂhkfﬂja"Uké)]

=1

> [T, [22futb/o U8 exv(—ﬂhk—ﬂfa/-uk@]} 0
o'e{—¢.e} 1 lk=1 2 cosh(Bhy) 2 cosh(Bhy)

The two é-functions in this expression now effectively give us an update relation for 4. This
leads to a population dynamics equation, equivalent to that found in, e.g., [2, 3]:

—c L
Wy =Y ° Z,C / [ [1dneW () dUL P (UL)]
20 ' k<t

¢
X 8 |:h — % Z arctanh[tanh(Bh) tanh(8Jé - Uké)]:| . 201

k=1
Choosing, for instance, the random orthogonal matrix distribution P (U) to be of the simple
form P(U) = a8[U — 1] + (1 — a)8[U + 1], with a € [0, 1],° leads directly to the familiar
functional order parameter equations of the £J Ising spin-glass, with exchange interactions
distributed according to P(J") = ad[J' — J]+ (1 —a)d[J" + J1.

4. General theory for d =2

4.1. RS saddle-point equations and free energy

For d = 2 the set S;_; reduces to the unit circle, and our spins become XY spins, i.e.,
o = (cos ¢, sinp) with ¢ € [0, 27]. We may therefore also write V(o) = V (¢), and find
the random rotation matrices U being simply characterized by a single angle w € [0, 2] and
an associated symmetric distribution P(w) = P(—w). As a result our equations simplify
considerably. The order parameter equation (16) reduces to

¢
wieen =Y e [ TiarawiiridocPo)

>0 k<t

<[]e [P«m e PO, [ A Pu@) exp(B cos(§ — ¢ — ) }
¢ J do" e~ AV@" Hi:l [ de’ Pi(¢") exp(BJ cos(¢p” — ¢’ — wy))
(22)

In the absence of single-site potentials, i.e., for V (¢) = 0, we get

¢
wieen =Y 5 e [ TiarawiiridocPo)

>0 k<t

4 / ’ VA
.t [ p(@) — — izt 40 P-@) exp(B) cos(¢ — ¢’ — ) } o
g J 46" TTiey [ o' Pe(¢’) exp(BJ cos(@” — ¢’ — )

9 Here we take the freedom to consider the orthogonal group O (3) instead of SO(3), otherwise the matrix — I would
not be in our ensemble (defined as the orthogonal matrices with determinant 1).
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For T = 0 this reduces even further to

£
WP =) %e*/]"[[{de}W[{Pk}]dka@k)]

>0 k<t

]_[izl Pi (¢ — ) :|
X §| P(p) — . (24)
1;[ [ Jd¢" TTizy Pe(@” — an)

Whenever we carry out angle shifts such as those used in deriving (24), we take the distributions
Py (¢) to be continued periodically outside the domain [0, 27r]. Similarly, we find that for
V(o) = 0 and d = 2 the RS free energy per spin (18) becomes

fus =55 / (AP dPYWIP WP f do P(0)

x log [/ de dg' P1(¢) P>(¢') exp(BJ cos(¢p — ¢’ — w))]

¢ L
> e [ TTuarawitrgdocp@o
k=1

1
B >0
¢
x log [ / dp ]| / d’ Pi(¢") exp(BJ cos(¢p — ¢’ — wk»} : (25)
k=1

As expected, the paramagnetic state W[{P}] = H¢e[o,2n] S[P(¢) — (2m)~'1is a solution of
(23) at any temperature. In this state one finds, using (13), that (5[¢ — ¢;]) = (27)~! for all i
and all ¢.

Continuous bifurcations away from the paramagnetic state can be identified via a so-
called Guzai (or functional moment) expansion. We transform P(¢) — (2m)~! + A(¢), with
WI{P}] — W[{A}] and with W[{A}] = 0 as soon as fozn dpA(¢) # 0 (since P(¢p) must
remain normalized). We may now expand our equations in powers of the functional moments
f{dA}VV[{A}]A(qbl) ...A(¢y) for r = 1,2. In doing so we will repeatedly encounter the
modified Bessel functions

T d¢ .

I,(2) = — cos(ng) e*<=@), (26)
2
Close to a continuous phase transition we assume there to be a small parameter € measuring
the bifurcation, such that f {dAYW[{ANA()) ... A(p,) = O(e"). Any bifurcations that this
procedure identifies represent possible physical instabilities of the paramagnetic state, in the
absence of external fields, towards the formation of spontaneously maintained non-uniform
orientation statistics of individual spins.

-7

4.2. Paramagnetic to ferromagnetic and Kosterlitz—Thouless-type transitions

We first inspect the lowest order, i.e., € I bifurcations away from the paramagnetic solution of
the V (¢) = 0 equation (23). Here we have

- 1 ¢ -
/ (dAIWHANA@) = — 3 % e / [ JHdAWI{AL)] dox P ()]

>0 k<t

0 [ do' A (¢)) exp(BJ cos(p—¢'—ax))
% 1"'2:k=1 Io(BJ) +e 1
14 dg” [ d¢’' Ar(¢') exp(BJ cos(¢” —¢' —wy))
1+ [ 5 (BN T
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1
T 27

4
S f [THdAG WA dox P(@0)]

>0 k<t

y Z‘: {f dg' Ar(¢') exp(BJ cos(¢ — ¢’ — an))

P In(BJ)
_ / dg” [ dg/ A(g") exp(BJ cos(@” — ¢' —wp) }
2m Io(BJ)
o Cc
 2nly(BT)
X /{dA}W[{A}] dow P(w) / d¢’' A(¢") exp(BJ cos(p — ¢’ — w)) + O(e?).

27)

Thus, with W (¢) = f {dA}YW[{A}]A(¢) we obtain the following (constrained) leading order
eigenvalue problem, which describes transitions away from the paramagnetic state:

2
V(p) = ﬁ(ﬂﬂ/{) de’ / do P(w)exp(BJ cos(¢p — ¢’ — 0))¥ (") (28)
2
/0 dp W (¢) = 0. (29)

This problem is solved by the Fourier modes W(¢) = W e*¢ (with integer k # 0), each of
which bifurcates at a temperature 7; which is to be solved from

(D) [T
Io(BJ) J—x
For either § — 0 or ¢ — 0 the right-hand side would reduce to zero, and we would find

ourselves always in a paramagnetic state. The presently studied transition therefore occurs at
the average connectivity ¢ for which

. {Ik(.BJ) i
mn
IO(ﬁJ) -7
—1

At zero temperature we may use the property lim, o lx(2)/Ip(z) = 1 to obtain ¢, =
maxy. ffn dw P(w) cos(kw) < 1. This could have been expected, since the percolation
transition in the random graph (2) occurs at ¢ = 1. According to (13), the present type of
bifurcation is towards a state where (with k denoting the critical Fourier mode)
li ! 8 : 1 k 32
Jim > 16 — &) = o—[1+€costke — ¥+ 1. (32)

i

dw P(w) cos(kw). 30)

c=m
k>0

-1
do P(w) cos(ka))} : 31)

Care is to be taken in interpreting the bifurcating state, since in leading order one has

U g [ feos@) |
[\/11—13100 N X,: (o) = Nh_l)noo N Xi:<<sin(¢i)>>

e ([T, dpcos(g) cos(kg — ) o
27 \ [T d¢sin(¢) cos(kp — )

1 cos()
= 5681{1 (Sln(l[/')>+ (33)
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We conclude that only for k = 1 may we call the bifurcating solution ferromagnetic (F).
For k > 1 we find a bifurcation towards a state with no overall magnetization, but still with
measurably non-uniform overall single spin statistics. This transition is reminiscent of a
Kosterlitz—Thouless one. Thus we have the following possible transitions:

C:{nwn §
1o(BI) -

(B [
Iy(BJ) J-=

—1
P—F: dw P(w) cos(a))} (34)

~1
KT: c¢= 1211111 { dw P(w) cos(ka))} . 35)

It will be shown below, however, that the KT transition is always preceded by a spin-glass
transition, and hence it is non-physical.

4.3. Paramagnetic to spin-glass transition

If the transition away from the paramagnetic solution of the V(¢) = 0 equation (23) is
towards a new state with f {dA}W[{A}]A(¢) = 0 (which would be a spin-glass state), the
lowest relevant order in our expansions is €2, and we find after functional moment expansion
that

/{dA}W[{A}]A(¢>1)A(¢z) = [{dA}W[{A}]do P(@)]

Cc
Q@r)2I5(BJ) /
x (/ d¢'A(¢") exp(BJ cos(dpy — ¢" — w)))

x (/ d¢'A(¢") exp(BJ cos(dr — ¢" — w))> +0(e). (36)

Thus, with W(¢1, ) = f{dA}W[{A}]A(d:l)A((l)z) we now arrive at the following
(constrained) eigenvalue problem for the P — SG transition:

(@1,¢2) =c 2l BN dw P(w) exp(BJ cos(¢1 — ¢ — w)
+ﬂfamwz—¢§—w»]wwb¢9 37
/ﬁawwh@ri/wyw@¢g=a (38)

Again one finds that the Fourier modes are the relevant solutions. Here we have W (¢, ¢») =
Uy 4, eikd1+ked) (with integer k. # 0), each of which bifurcates at a temperature (or,
equivalently, at a critical connectivity) which is to be solved from

= % / dw P(w) cos[(k; + ky)w]. (39)

As before the right-hand side becomes zero for 8 = 0 or ¢ — 0, so that the transition occurs
at

{Ikl(ﬂj)lkz(ﬂ-])
c= mi —_——
k170,kr 20 Iy(BJ)

Since one always has I (8J) > 0 and I_;(z) = I;(z), the required extremum occurs
for ki = —k; = k. Hence we find ¢ = ming.q I3(8J)/I}(BJ). Finally, one may

—1
dw P(w) cos[(ky + kz)a)]} . (40)
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use the general identity I;2(2) = L(z) — 2(k + 1) [;41(2)/z (see, e.g., [42]) to infer that
maxg-o I (BJ) = max{l;(8J), L(BJ)} = I[,(BJ). We therefore conclude that

P—SG: c=I;B))/I}(BJ). 41
This equation is obviously independent of the distribution of chiral interactions. At zero
temperature we find ¢y = 1. According to (13), the present type of bifurcation is towards a
state where
1
lim — — b T &
Jim > (61 — 41619 — A1)

We note that this particular type of bifurcation obeys limy_.oc N -1 Zi 6l — i) =
(2m)7!, i.e., the absence of measurable overall non-uniform spin statistics. Nevertheless,
limy_ oo N7! > (o) > 0, so the bifurcating solution describes a spin-glass state (SG).

1

= (zn)2[1+ecos(qb—¢’+1//)+~-]. (42)

4.4. Summary of transitions away from paramagnetic state and special limits

We define in accordance with the results (34), (41):

. LB [T
il = I(l)(ﬁ ) dw P(w) cos(w) (43)
csg = ITBD/I5(BT). (44)

The physical transition'? away from the paramagnetic state, as the connectivity is increased
from ¢ = O for fixed B/, is the one with the largest value of ¢_... The Kosterlitz—Thouless-type
transition (35) was given by

1 L(BJ) [ L(BJ)
cxr _rl?ff({lo(ﬂf) - dw P(w) cos(kw)} < o))

It follows from the properties of the modified Bessel functions [42] that %[lg(z)lo(z) -
I}(2)] = $10(2)[13(z) — Io(2)] < 0. Hence 1,(z)/In(z) — I} (z) /I3 (z) < O with equality only

for z = 0. This implies that cg > cx so that the bifurcation (35) is indeed unphysical. For
small and large temperatures one obtains the limiting behaviour

lim ¢;.! = / dw P(w) cos(w) < 1 lim ¢! =0 (45)
T—0 - T—o0

lim ¢l =1 lim cgt = 0. 4
i <50 A, €50 = 0 “o

To recover known results in the ¢ — oo limit one must first rescale the bond strength J. In
the case of an overall balance towards (anti-)ferromagnetism, i.e., for chirality distributions
such that ffﬂ dw P(w) cos(w) = O(c®) # 0, we have to rescale according to J = J/c. This

gives upon taking ¢ — o0, and using 1,(z) = (z/2)"/n! + O(z"),

Ty = %JN / CdwP@cos) (] =J/e.c— o). 47)

¥
Here there is no transition towards an SG state ever. In the absence of such a dominant balance,
ie., f(N)r distributions such that ffﬂ dw P(w) cos(w) = A/+/c, the appropriate rescaling is
J = J//c. Now we find that

T =1JnA Tsg = L7 (J =J /e, e — o0). (48)

10 We will for now leave aside the possibility of first-order transitions.
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Figure 1. The predicted phase diagram for uniformly distributed chiralities P(w) = (27r)~! and
planar spins (d = 2). It describes a paramagnetic (P) and a spin-glass (SG) phase, separated by a
continuous phase transition (the dotted line).

Hence as ¢ — oo and the temperature is reduced from the paramagnetic state, for A > 1
we will enter a ferromagnetic state, and for A < 1 a spin-glass one. These results are in full
agreement with those obtained earlier for fully connected systems; see, e.g., [39].

5. Results for specific chirality distributions at d = 2

Let us now work out our transition lines (43), (44) for specific choices for the (symmetric)
chirality distribution P(w). It is clear from (44) that our choices will only affect the P —
F transition. We note that so far we only have expressions for transitions away from the
paramagnetic state; we are not yet able to determine the F — SG transition (when both F and
SG phases exist) analytically, since this would require us to solve our equations below the
P — Fand/or P — SG transition temperatures. However, we may put forward the conjecture
(on the basis of our experience with more conventional disordered spin models, e.g., [26, 40])
that, especially upon taking RSB into account (if needed), there will be no change of phase
type after the onset of order as the temperature is lowered from T = oo to T = 0. This
conjecture would predict the elusive F — SG transition to be the horizontal line segment in
the (T, ¢~') phase diagram going from T = 0 to the point where the P — F and P — SG lines
meet (the Parisi—-Toulouse hypothesis [41]).

5.1. Predicted phase diagrams

We first turn to uniformly distributed chiralities: P(w) = (27)~'. Here we find that cp =0
in (43), so for finite ¢ one only ever has the P — SG transition (44). The result of numerical
evaluation of the latter bifurcation line is shown in figure 1.

Our second choice for the chirality statistics is the binary distribution P(w) = %S(w —
w) + %5(0) +w), with w € [0, w]. Here we find equations (43), (44) reducing to

L L(BJ) cos(@) L D)
g =—— CsG = 75 .

L(BJ) I5(BJ)
Now both types of transitions are possible, and it will be clear that this can result in richer
phase diagrams. The P — F transitions can only occur if @ € [0, 7 /2]; here, as T — 0 we
have 0 < lim7_,o cp I = cos(w) < limy_,g cgé = 1. For w = 0 (strictly ferromagnetic forces)
one will only see a P — F transition. As we increase w away from the ferromagnetic value

(49)
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Figure 2. Continuous phase transitions away from the paramagnetic (P) state for planar spins
(d = 2) and binary chiralities P(w) = Ls(w—m) + %S(w + w). Solid lines: P — F bifurcations.
Dotted lines: P — SG bifurcations. Note that the location of the F — SG transition (dashed) has
not been calculated, but follows from the conjecture that on lowering temperature the nature of the
ordered phase will remain that which emerges at the onset.
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Figure 3. Continuous phase transitions away from the paramagnetic state for planar spins (d = 2)
and resonant chiralities P (w) = [1+A cos(¢¢)]/2m. Solid lines: P — F bifurcations. Dotted lines:
P — SG bifurcations. The location of the F — SG transition (dashed) has not been calculated,
but follows from the conjecture that on lowering temperature the nature of the ordered phase will
remain that which emerges at the onset.

o = 0 we see that at the point where I,(8J)/Iy(8J) = cos(w) the P — F transition line
crosses the P — SG one, until at ® > %n the F phase has been completely eliminated. The
result of numerical evaluation of the bifurcation lines (49) is shown in figure 2.

As a third example we inspect resonant chiralities: P(w) = [1 + Acos({¢)]/2m, with
Ae[—1,1]and ¢ € {1,2,...}. Here we find, using ffﬂ dw P(w) cos(w) = %Aéu, that for
A < 0 and also all £ > 1 we only have the P — SG transition. If A > 0 and £ = 1, on the
other hand, we may enter either the F or the SG phase,

1 L(BJ) R ()]

t=1: c¢:'==-A

© 726 T By e

with a possible triple point for 1,(8J)/Iy(BJ) = %A. The result of numerical evaluation
of the bifurcation lines is shown in figure 3. Again we observe the competition between
ferromagnetic and spin-glass order.
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5.2. Numerical calculation of order parameters via population dynamics

So far we have only shown results which did not involve solving our order parameter equations
away from bifurcation points. We now probe our systems further by calculating observables
(approximately) in the F and SG phases, and by comparing these with numerical simulations.
Exact execution of this work programme would require us to solve the functional W[{P}]
from equation (16). In practice, one has to resort to explicit parametrizations P[o|u] of
which the parameters p are truncated after a finite number of components, and solve instead
the truncated version of (17). Here we choose

exp [ X5 (A5, cos(me) + A5, sin(mg))]
[dgexp[ 3,5 (A5, cos(mg’) + A3, sin(me)) ]
with p = (A‘l', Al A5 A%, ) Using the orthogonality properties of cos(m¢) and sin(me)

we can extract from (17) self-consistent equations for the measure w(g). For the simplest
case V (¢) = 0 these equations are found to take the form

Plolp] = (D

c

—c L an
w(u)zzeﬂc / [ ]dme wip) dowP(wp) | [ 5 A;—Z/O ?‘pcos(nup)

€0 k<t m>1 k<t

2w
X logf d¢’ exp Z A;, pcos(ng’) + A;,  sin(ng’) + BJ cos(¢p — ¢' — ax)
0

n>0

s 2 d¢ ) 2 ,
< []8 Am—Z/O ;sm(mq&)log/o d¢

m>1 k<t

X eXp (Z Ay, cos(ng') + A, sin(ng’) + BJ cos(p — ¢ — a)k)) . (52)

n>0

In order to solve these equations via, for example, the population dynamics'! scheme [7], one
has to truncate the number of coefficients in the parametrization (51). In this paper, we have
limited our analysis to a 2-coefficient truncation, i.e., w (@) — u)(Ai, ASI), and we have used
populations of size 15 x 103 in the population dynamics algorithm. Increasing the order of the
parametrization by small numbers was found to give only a modest improvement in accuracy,
and it will turn out that already at the present level we find a good agreement between theory
and (simulation) experiments.

The numerical (Monte Carlo) simulations, of which data are shown below, were carried
out with systems of size N = 10° and using the Fast Linear Algorithm of [45] (based on
a sampling scheme that minimizes state rejections). The measurements (values of order
parameters) were taken over 107 iterations, following an equilibration stage of 10° iterations.
The only exception is figure 5(b), obtained using a simple first-order Euler method (i.e., the
iteration of y,y; = y, + hf(y,, t,) with 1, = nt and small values of 4, to approximate the
solution of dy/dt = f(y, t)); here we used elementary time steps of size h = 1/2N and system
size N = 1000, after an equilibration stage of 4 x 103 iterations per spin.

' In this scheme, one exploits the mathematical consistency of interpreting equations such as (52) as the stationary
state equations of a Markovian process for an evolving population of fields, with w(u) representing the density of
population members with a field of value p. Equation (52) can thus be solved numerically, to a high accuracy, by
simulation of this Markovian process.
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Figure 4. Population dynamics calculation of observables for uniformly distributed chiralities
P(w) = 2x)~! and planar spins (d = 2): ¢ = %(qa, + ¢ss) (connected open squares) and
m = /m2+m? (connected open circles) as functions of ¢!, and for 7/J = 0.1, 0.3 (upper
versus lower curves). The observables were calculated with a population dynamics equation (52)
and a truncated parametrization (see the text for details). Connected full squares and circles:
corresponding simulation measurements of g and m, for systems with N = 103 spins.

In testing our theory against simulation experiments we focus mainly on the following
four quantities:

1 -
me = lim — Z {cos(n)) = / dp w(p) / dep P[] cos() (53)
= 1i ! i =1/d do P i 54
my = lim > (sin(@)) = / pw(p) / ¢ Ppllsin(g) (54)

i

1 -

Gee = Jim 3 (cos(@))” = / dpsw () / de dg' P[g| ] PLe'| ] cos(@) cos(@)  (55)
1 S

Jim > sin(@)* = f dps w(p) / d¢ ' Pp|pl P/ ] sin(g) sin(¢).  (56)

i

dss

These four quantities are then compactified into the following two scalar observables'?:

q = %(qcc +qss), m = \/I’m &7

These two quantities are sufficient for characterizing any of the three anticipated phases {P, F,
SG}. In the absence of ferromagnetism our system is invariant under global rotations, which
implies that m. = m; = 0 and ¢.. = ¢,; = ¢. Furthermore, in the paramagnetic state we have
(cos(¢;)) = (sin(¢;)) = 0, so that we may write

P: g=m=0 F: ¢g>0m=>0 SG: ¢g>0,m=0.
The results of our numerical analyses are shown in figures 4, 5 and 6, and compared

with simulation measurements. We find very satisfactory agreement between theory and

12 Many equivalent choices would have been possible. The present definitions have the advantage that they will
generally give limr_.0 g = % and either lim7_,o m = 0 (in the SG state) or limy_.o m = 1 (in the F state), so that we
can always show both quantities together in one plot without loss of clarity.
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Figure 5. Population dynamics calculation of observables for strictly zero chiralities, namely
P(w) = §(w), and planar spins (d = 2). Left: the scalar observables g = %(qcc + gss)
(connected open squares) and m = 1/m% +m§ (connected open circles) as functions of ¢,
and for T/J = 0.1, 0.3 (upper versus lower solid curve). Connected full circles and squares:
simulation data, for N = 10°. Right: examples at T/J = 0.1 of the observed distribution
P(p)=N"! >"; 8[¢ — ¢;] in simulations (markers), together with the corresponding theoretical
predictions (solid lines), for ¢ = 10 (left curves) and for ¢ = 5 (right curves). All observables
were calculated with a population dynamics equation (52) and a truncated parametrization (see the
main text for details).

q,m
04 ]

02 1

Figure 6. Population dynamics calculation of observables for binary distributed chiralities
P(w) = %B[w + %] + %B[w — %] and planar spins (d = 2): ¢ = %(qcc + ¢5s) (connected open
squares) and m = \/m2 + m2 (connected open circles) as functions of ¢!, and for T/J = 0.2
(upper to lower solid curve). Full markers: simulation data (full squares: ¢; full circles: m),
for N = 10°. The observables were calculated with a population dynamics equation (52) and a
truncated parametrization (see the main text for details).

simulation experiments, in spite of the combined limitations imposed by the truncation of our
parametrization in the population dynamics analysis, the inevitable equilibration difficulties
of disordered spin systems near their transition points, and the finite system sizes in such
simulations.

Figure 4 refers to the chirality distribution P (w) = (27)~', where we should find only the
P and SG phases. This is borne out by the data: the order parameter m is indeed consistently
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zero, and ¢ bifurcates to a non-zero value at more or less the predicted point. Also the locations
of the transitions are as predicted by the corresponding phase diagram, i.e, figure 1. In figure 5
we give data for P(w) = §(w). Here all interactions are strictly ferromagnetic, leaving only the
connectivity disorder, and the only possible phases are predicted to be P and F. We do indeed
observe the predicted non-zero magnetization for small values of ¢!, and again excellent
agreement between population dynamics and simulations. In this figure, we also show the
observed and predicted shapes' of the spin angle distribution P(¢) = N~'>", 8[¢p — o]
(these are predicted by the theory to equal P(¢) = f dpew(p) Pl¢|p]), for two points in the
ferromagnetic phase. In the SG phase such measurements tend to be more messy and prone
to finite size effects, due to the inherent spread of the angles over the interval [0, 27]. As
expected, we see that an increase in the connectivity leads to a narrowing of the profile of P(¢),
reflecting a stronger cooperative ordering of spin orientations. Once more the locations of the
transitions are in agreement with the phase diagram, i.e., the left panel in figure 2. Finally,
figure 6 corresponds to the binary chirality distribution P (w) = 18[w+ Z] + 18[w — %], and
temperature 7/J = 0.2. Here we may test our assumption regarding the location of the F —
SG transition line. The prediction of the phase diagram (the middle panel of figure 2) is to have
phase F for ¢! < % phase SG for % < ¢! < 0.798 133, and phase P for ¢! > 0.798 133.
The agreement between population dynamics and simulations is once more very satisfactory:
the magnetization m and the spin-glass overlap ¢ indeed vanish more or less at the predicted
F — SG and SG — P transition points.

The good agreement between the truncated population dynamics results and our numerical
simulations underlines the correctness of (i) the RS order parameter equations themselves, (ii)
the functional moment expansion used to locate the phase transitions P — F and P — SG, and
(iii) the assumed validity in the present models of the Parisi—-Toulouse hypothesis regarding
the location of the F — SG transition.

6. General theory for d > 2

We next try to generalize the theoretical results obtained for d = 2 to d > 2. We will define
the short-hand |S,;| = f s, do. As expected, the paramagnetic solution of equation (16) for
o € S;_1 and V(o) = 0, is now seen to be P(c) = |S;_1|~! (as before, it is a solution
for all 7). Our analysis will involve generalizations of the modified Bessel functions, such as
Ioa(@) = |Sa—117" [, do e (sothat lo2(2) = Io(2))-

6.1. Guzai expansion for d > 2

To find bifurcations away from the paramagnetic state we put P(a) — |S;_1|~! + A(o),
with W[{P}] — WI[{A}] and W[{A}] = O as soon as de—l do A(o) # 0 so that all
probability densities are normalized, and we inspect the lowest order functional moments
J{dAYW[{A}NA(o) and [{dA}W[{A}A(')A(c?). Close to a continuous transition we
assume there to be a small parameter € such that f{dA}W[{A}]A(o-l) ... A(0") =0(€"), as
before. We note that

4 4 / " oBJo - Uro’
1 ) [o do’ Ar(a))e
d / A / BJo-Uio — I J 4 1 Sa-1
“/5“ 7 [|Sd1|+ "(")}e Hoa(BJ)] m* Io.a(BJ) }

k=1

13 Since the system is invariant under simultaneous rotations of all spins, the location of the maximum of the
distribution P (¢) is completely free (only the shape carries information). To enable meaningful comparison, one
therefore first has to position the theoretical curve such that its maximum coincides with that of the simulation data.
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[, do’ Ag(a) el

= Uoa(BDI |1+

<t lo.a(BJ)
Ll Zf: [, do’ Ap(a))ef o U [ do’ Ap(a’)eP 7 v O
2= lo.a(BJ) loa(BJ)
(58)

Integration of this expression over o € S;_; would eliminate the O(¢) term, due to the
constraint f Sus do A(o) = 0. We may now expand the right-hand side of (16), and find

Ve
WHAN = Z%e*f [ [HdA} WAL AU P(UL)]

=0 k<t
1 do”’ Ak(O'/) eﬁ]o’-Uka"
x ]_[ 8| A(o) +O(?) — Z Jsi. ;
eSy [Sa—1l i<t 0,a(BJ)
1 C [ Js,, o’ Ax(a) P10 [ do’ A (a) eP 7 U
+ Z d—1 d—1
PARYEY b loa(BJ) loa(BJ)
do’ [s, do' Aoy el U [ do! Ay (o)t Ve
[Sa—1] loa(BJ) loa(BJT)

(59)

From this follow the relevant functional moment identities. @ We define ¥ (o) =
J{dAYWI[{ANA(co) and W(o!, 0?) = [{dA}W[{A}A(c!)A(c?). In lowest order € one
now finds the condition for a continuous P — F transition by solving the (constrained)
eigenvalue problem

c do’ ,
V(o) = V(o)) | dU PU)ef/o V7 60
@)= 0B /s o] (”)/ e (60)

f do V(o) =0. 61)
Sa-1

If, on the other hand, the first order to bifurcate is €2, we find a P — SG transition, marked by
non-trivial solutions of the (constrained) eigenvalue problem

c dr!dr?
V(! o%) = w(r!, 7-2)/dU P(U)exp(BJ (o' -Ur! + 2. UT?))
15 ,BI) Js,., 1Sa-1l?
(62)
/ do! \11(0'1,0'2) = / d0'2\IJ(0'1,0'2) =0. (63)
Sa-1 Sa_1

For d = 2 these expressions (60)—(63) reduce to those calculated earlier for XY spins, as they
should.
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6.2. Analysis of the bifurcation conditions

First we turn to the P — F transition (60), (61). It will turn out advantageous to define two
commuting linear operators K and L as follows:

dr )
(KW) (o) = f — Py () (64)
Sar 1Sa-1l
(L¥)(o) = / dU P(U)¥ (U'o). (65)

These definitions allow us to write the eigenvalue problem (60), (61) as KLV =
c 'y 4(BJ)¥, with constraint |, s, doW¥(o) = 0. We can rewrite the action of
L as (LW)(o) = [do’'L(o,0)¥ (o) with L(o,0') = [dUPU)[o" — Ule] =
J/dU P(U)s[c — Uo’]. The kernel L(o, o) then represents the probability that a point
o’ € S;_, will be mapped onto o € S;_; by an orthogonal matrix from the ensemble P (U).
Both operators K and L are symmetric, as a consequence of P(U) = P(U'). Since K and L
commute we may restrict ourselves to finding simultaneous eigenfunctions of K and L.

It turns out that a similar strategy can be followed for the P — SG transition (62), (63).
Here we have to define the commuting linear operators K and L as

1 2
(KW) (o', o?) =f %exp(ﬂj(al el 2w ) (66)
Sa—1 d—1
(LW) (o', %) = /dU PU)¥(U'e!, Ula?). (67)

The eigenvalue problem (62), (63) can now be written as KLW = ¢~'I5 ,(BJ)¥, with
constraints ISH do!' WU(o!, %) = fSLH do? W (o', o?) = 0. Here we can rewrite the action
of L as (LW)(o', 02 = de]d‘rzL(a'l, o, ', W (r!, 72 with L(o', o2, 7!, 7%) =
[dUPU)S[c! — Ur'18[c? — Ur?]. The kernel L(c', 0% 7', 72) now represents the
probability that a pair of points (7!, 72) € S;_; ® S;_; will be mapped onto the pair
(o', 0%) € S;_1 ® S;_; by an orthogonal matrix from the ensemble P (U). Both K and L are
symmetric, as a consequence of P(U) = P(U'). Since they commute, we may once more
restrict ourselves to finding simultaneous eigenfunctions of K and L individually.

At this stage it would appear appropriate to make a specific choice for the ensemble P (U),
for which we seek a controlled interpolation between having ferromagnetic and completely
random chiral interactions. We may define this choice in terms of the above probability density
L(o', o2, 7', %) (from which the earlier kernel L(o, o) follows by integration), for which
we now choose the linear combination

L(o’l, 0'2, 7!, 7'2) = 68[0'1 — 71]5[0'2 — 7'2]
8[|01| — 1]8[|0'2| —18[o! -0 — 7. 77

O T G dy sllal — 1sllyl — ola -y — 7172

(68)

In the non-ferromagnetic part of this measure, i.e., in the term proportional to (1 — €),
we assign a uniform probability density to all combined image pairs {o’!, &?} of the vectors
{T!, 72} which preserve the inner products under the action of the random orthogonal matrices
U. From definition (68) it then follows automatically upon integration over o that

Slo| —1]
J5, dzéllz| — 11’

Lo, 7)=¢€blo—T]+ (1 —¢) (69)
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For ¢ = 1 we return to a strictly ferromagnetic system; for ¢ = 0 we have fully and
homogeneously distributed random chiral interactions.

The advantage of our choice (68) is that it allows us to diagonalize both kernels (66), (67)
analytically. Working out the eigenvalue problem |, it do’' L(o, 0’ )W (o') = AW (o) shows
that there are only two simple eigenspaces:

/ doV(o)#0: r=1 and / do¥(o)=0: AL=c€. (70)
Sd_] Sd—]

The first eigenspace is forbidden by constraint (61), so we may simply replace L — €1 in the
eigenvalue problem for the P — F transition. Working out the P — SG eigenvalue problem
fs,, dr'dr? L(o', o2, 7', )W (1!, 72) = AW (0!, o?) leads to the following eigenspaces:

/ do'do?s[o! -0 —ulW (o', 6%) =0, forall uel[—1,11: r=c¢ (71)
Sa-1
V(o' , 0> =y(o'-0?), forall o', 68, 1: r=1. (72)

It is clear that the A = 1 eigenspace is perfectly compatible with the constraints (63), which
would, for example, be satisfied by any anti-symmetric function ¥ («) in (72). Having solved
the eigenvalue problem for the operators L for the choice of ensemble (68), we may concentrate
on the following reduced eigenvalue problems from which to extract the phase transitions away
from the paramagnetic state:

d I J
P—F: / —TG'B]U'T\I’(T):M\I’(U)
Soy 1Sa—1l ec
constraint : / doV¥(o)=0 (73)
Sa-1
dr! dr? I5,(BJ

P — SG, : / T T 7'2 exp(BJ (o' T+ T (T, T = 70’”{(/3 )\I/(O'l, a?)

Soor 1Sa-1l ec

/ do'do?s[o!-0* —ul¥ (o', 6> =0, forall uel[—1,1]
Sa-1

constraints : f do! \Il(a'l, 0'2) = f do? w(o!, 0'2) =0 (74)
Sd,] Sd—l
dr'dr? 1§ ,(BJ
P — SGy : / T B T oY) = 5aBD ) o102
Sacy 1Sa—1] c
constraint : / do ¢ (o1) =0. (75)
Sa-1

Although they cannot formally be ruled out, we will henceforth disregard the P — SG,
transitions, since they are less likely to correspond to the largest eigenvalue in view of the
extra factor € involved, and because in addition the associated constraints (infinite in number)

would appear to severely limit the space of allowed functions'*.

14 There are further reasons to reduce the likelihood of the P — SG, transition being physical. For instance, for
d = 2 the eigenfunctions can only depend on the inner product between the two vectors involved, hence here one
simply cannot satisfy the constraints of the P — SG, bifurcation.
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6.3. Explicit results for d = 3

We finally work out our previous general equations for the value d = 3, where we
may turn to polar coordinates and write our integration variables as o = (sin(6) cos(¢),
sin(@) sin(¢), cos(6)) with ¢ € [—m, 7] and 6 € [0, 7]. We note that [y 3(x) = sinh(x)/x.
Insertion of the polar coordinate representation in our general eigenvalue equations shows that

for d = 3 the second-order P — F transition is to be solved from
/” do’sin(0’) 7 d¢’
0 2 — 21
sinh(B8J)

= Teple — V(0. 9).

We observe that the solutions of this equation are of the form W (6, ¢) = p(cos(6)) e*? with
k € N (similar to, for example, the spherical harmonics Yy ,, (6, ¢), but with, as we will find
below, a different dependence on 0), and with the function p to be solved from

/ —Ik(ﬁNl—xw y2) e p(y )—% (x) (76)
-1

DY@, ¢ +¢")

1
constraint :  eitherk 20 or / dx p(x) = 0. )
~1

The kernel in (77) of which we seek the eigenfunctions is invariant under parity transformation,
so we may restrict ourselves to eigenfunctions p(x) which are either symmetric, p;(x), or
anti-symmetric, p_(x). Upon implementing these restrictions we find

J
pex) f dy 1(BIV1 = x2/T= y7) cosh(BIxy)p(y) = b, 78)

,3.]
h(B8J
p(x) A Ay (BT =V T=3) sinh(p 1231 0) = 50D o), 19

It should be expected that, as for d = 2, the physical (i.e., largest) eigenvalue is the one with
the lowest allowed value of k, which here is k = 0. Furthermore, we note that for p_(x) the
constraint in (73) is automatically satisfied. We have not been able yet to solve the above
eigenvalue problem analytically, and have instead simply resorted to numerical evaluation of
the largest eigenvalue in (34). This shows that the largest eigenvalue is indeed found for k = 0
and p_(x).

Our analysis of the P — SG,, transition can be simplified if we use the fact that (75) is
written strictly in terms of inner products of the various unit-length vectors. This allows us
to choose a convenient basis, for example, one where o> = (0, 0, 1). Upon again using polar
coordinates to do the integrations over the sphere S,, we find that for d = 3 the second-order
P — SG transition is to be solved from

/n M /ﬂ % ™ do’ sln(9 ) / d¢ exp (IBJ[COS(O) + x cos(0)
o 2 g 2T

+sin(6") cos(q) W1l—x ])@b(sm(@) sin(8’) cos(¢) + cos(8) cos(8))

_ sinh*(BJ)
= Wl/f(x)
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Figure 7. Phase diagrams in d = 3, for the orthogonal random matrix ensemble characterized by
equation (68), and for different values of €. € = 1 corresponds to purely ferromagnetic interactions,
whereas for € = 0 they are fully random. As in the case d = 2, except for the location of the triple
point, the SG — F transitions cannot be obtained from our present functional moment expansions,
but have been inferred from the assumption that there is no change of phase character after the
onset of order, when the temperature is decreased further for fixed connectivity c.

Via suitable transformations of variables, namely, = cos(f) and s = cos(0’), and insertion
of f dy 8[y — sin(0) sin(6") cos(¢p) — cos(8) cos(8”)] this expression can be simplified to

1 dydsd:t o[(1 — SZ)(I _ l‘2) —(y— St)z]
—1 JV1 — 521 — x2 BJ[sx+t]
,/;1 4 0(:3 \/—S\/—X) e \/(1 — (1 —12) — (y — s1)? ¥ (y)
k2
sl (80)

 c(BI)?

This latter equation is to be solved subject to the constraint | 11 dy ¥ (y) = 0. The integration
kernel in (80) is again symmetric, yielding as before either strictly symmetric or strictly anti-
symmetric eigenfunctions. Again the anti-symmetric eigenfunctions offer the advantage of
automatically satisfying the appropriate constraint.

We are now in a position to construct phase diagrams for d = 3 and the orthogonal random
matrix ensemble characterized by (68), by solving the remaining two eigenvalue problems
(79), (80) with their associated constraints numerically. We have done this for three different
values of €, leading to the phase diagrams in figure 7, which can be compared to the d = 2
results of figure 2. As might be expected on physical grounds, the extra degrees of freedom
available to each spin in d = 3 (which increase the potential for the system to minimize its
free energy entropically, as opposed to energetically) lead to a lower transition temperature to
an ordered state, be it spin-glass or ferromagnetic.

6.4. Numerical calculation of order parameters via population dynamics

Let us now turn to the numerical evaluation of the order parameters in our system. In a spirit
similar to that of the case d = 2, i.e., section 5.2, we will extract the relevant population
dynamics equations from (17) upon making a suitable choice for the parametrization of
Plo|p]. Here we will again use the family of Fourier modes
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P(¢.0|p) =

1 ) .
DG exp Z [Ag, cos(mg) + A}, sin(mg) + By, cos(m0) + B}, sin(m0)]
m>1
X €XP Z [HyS, cos(me) cos(m'0) + Hy, cos(mep) sin(m'6)

m,m'>1
+ H;, sin(mg) cos(m'0) + Hy5,, sin(me) sin(m'0) | 1)

where D(p) is the relevant normalization constant and p denotes collectively all coefficients
{A*, B*, H*} with » € {c, s}. From this point, one can proceed further by working out
expression (17) and converting it into one for the coefficients {A*, B*, H*™}. We have
implemented this strategy on the basis of a truncation after eight coefficients, i.e., we have
taken Ay = A*S,,.1, B, = B*S,,1 and H) . = H*§,, 18,1 so that p = (A, A*, B, BY,
H, H®, H°, H**) (details of the resulting expressions can be found in the appendix). The
self-consistent equation for w () that follows can then be solved using a population dynamics
prescription.

Finally, given the stationary distribution of coefficients w () in the population dynamics
method and expression (81) one can then evaluate the order parameters of the system, e.g., the
magnetization and the spin-glass order parameter

m = /m%+m}+m? q=13q:+qy+4q) (82)

where now
my = ((cos@) sin@)gpp) g = ((cOS(@) sin©))F 1), (83)
my = ((sin@)sin@)g o) gy = {(sin(@) sin(®)3 g1,.), (84)
m; = ((cos@)gopdu 4z = (05O 1), (85)

and with the averages

<(--~)>¢,a|ﬂ=/ d¢/0 do|sin(0)[ P(¢, O1) (- - -) (86)

(G- Ny Z/duww)(-”)- 87)

In figure 8 we show the results of evaluating our observables numerically via the above
strategy. We compare our bifurcation analysis (leading to predictions for the locations of
phase transitions) with the outcome of population dynamics analysis and with data measured
in simulation experiments. In practice, our population dynamics shows good convergence
already for relatively modest population sizes of 2000 fields.

The Monte Carlo simulations were done in the present case d = 3 using the heat-bath
algorithm of [44, 45], and with system sizes of 103 spins. To generate an ensemble of uniformly
distributed random orthogonal matrices it is convenient to represent the rotation matrices using
Euler angles (e, 8, y) (in standard notation), i.e., U = R (@) R, (B)R,(y) for any U € SO(3).
Then, uniform integration over the Lie group SO(3) is given by the Haar measure dgy (o, 8, y)
which, in Euler representation, takes the form dgy («, 8, ¥) = (87%)~! da dB dy sin(B), with
o,y €[0,2x] and B € [0, w]. The relevant matrix distribution P (U) can then be written as
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Figure 8. Comparison between theoretical predictions, population dynamics (open symbols) and
Monte Carlo simulations (solid symbols) for d = 3. Left picture: we show the magnetization
m (circles) and the spin-glass order parameter ¢ (squares) defined in (82), for ¢ = 1 and for
connectivity values ¢ = 3, 4, 5, 6 (from left to right). The agreement indicates that our truncation
in the parametrization of (81) does not have a significant impact on the numerical accuracy. Right
picture: the order parameters m (circles) and ¢ (squares) for € = 1/2, along the line 7'/J = 0.25.
The magnetization is seen to become zero around ¢! = 0.25, thus verifying our assumption for
the location of the SG—F line. All simulations were done for N = 10° spins.

1—¢ 2 b4 2 )
P(U) =€é[U— 1]+ = / doz/ dﬂ/ dy sin(B)§[U — R ()R, (B)R.(y)] (88)
0 0 0
with
cosa sina 0 cosB 0 —sinpf
R, () = | —sina¢ cosa O R,(B) = 0 1 0
0 0 1 sinB 0 cospB
cosy siny O
R.(y)=| —siny cosy O
0 0 1

In the left picture of figure 8 we show the magnetization and spin-glass order parameters
(82) for the case where ¢ = 1, i.e., where our rotation matrices reduce to the unit matrix
U = 1 and the only source of disorder in the system is the random nature of the connectivity
variables {c;;}. Here both the population dynamics and the simulation experiments reproduce
the P — F transition at the predicted connectivity value. The excellent agreement obtained
indicates that, in retrospect, our truncation of the parametrization (81) has been made with
only a minor cost in accuracy. In the more involved scenarios where € < 1, a spin-glass phase
with m = 0 and ¢ > 0 will become possible. An example is shown in the right picture of
figure 8, where we chose the values € = 1/2 and T/J = 0.25. For these parameter values
our theory predicts a P-SG transition, but also, based on physical grounds (i.e., the absence
of re-entrance phenomena) we have assumed that the elusive F-SG transition is located at the
line segment parallel to the T-axis, connecting the triple point where all phases meet to the
point T/J = 0. In figure 8 we see that also this latter assumption is verified numerically
(by the population dynamics results), and that the simulation data are, in turn, again in good
agreement with those of the population dynamics.
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7. Discussion

In this paper, we have applied the equilibrium replica method as developed for finitely
connected scalar spin systems to models of finitely connected unit-length vectorial spins
of dimension d, with pair-interactions which are given by random orthogonal d x d matrices.
Since our spins are continuous and the connectivity c¢ is finite, rather than an effective
field distribution (as would have been the case for finitely connected discrete scalar spins),
here the replica-symmetric order parameter is a functional. This generates a number of
technical complications. Firstly, rather than finding continuous transitions away from the
paramagnetic state by expansion of the replica-symmetric (RS) order parameter in powers
of (scalar) moments of a field distribution, here we have to generalize this procedure to an
expansion in functional moments. Secondly, one should expect serious numerical difficulties
when attempting to solve numerically the RS order parameter functional from the appropriate
self-consistent nonlinear population dynamics equation. Here, however, these difficulties
are kept under control due to the constrained nature of the microscopic degrees of freedom.
Since the present continuous spins live on the sphere S;_, their value domain is bounded,
and it is therefore possible to construct efficient and relatively accurate low-dimensional
parametrizations of the order parameter functional (in contrast to the case of unbounded value
domains, as, for example, with ordinary soft spins).

We have developed our theory initially for arbitrary values of the dimension d of the
spins, and arbitrary choices of the ensemble of random orthogonal matrices. However, we
ultimately calculate phase diagrams and the values of moments of the order parameter explicitly
for d = 2 (where our models reduce to finitely connected XY spins with random chiral
interactions) and for d = 3 (where they reduce to finitely connected classical Heisenberg
spins with random chiral interactions). For d = 2,3 we find three types of phases: a
paramagnetic (P), a ferromagnetic (F), and a spin-glass phase (SG). The calculation of all
continuous P — F and P — SG transition lines can in all cases be reduced to the (numerical)
solution of relatively simple functional eigenvalue problems; the F — SG transition is
constructed from the location of the triple point, in combination with the conjecture (based
on previous experience with similar systems, and in line with the Parisi-Toulouse hypothesis
[41] for the RSB solution) that the phase entered at the onset of order (upon leaving the
paramagnetic state) will continue to hold upon lowering the temperature further for fixed
connectivity ¢. The calculation of observables in the F and SG phases was carried out using
population dynamics techniques, applied to (truncated) parametrizations of the order parameter
functional, and the results were tested against numerical simulations to reveal excellent
agreement.

It should be emphasized that for bond-disordered spin systems such as those studied here
one should not expect a replica-symmetric theory to be correct at low temperatures. The
fact that in comparing the predictions of our RS calculations with numerical simulations this
has not yet been apparent suggests that RSB effects at the level of order parameters such
as {m., my, qcc, qss} are confined to temperatures 7/J < 0.1. In addition, one would have
expected to see RSB effects in the location of the F — SG transition line; however, even
within the RS ansatz the latter cannot yet be calculated with the mathematical tools presently
available (which is why we turned to the RSB-based Parisi—Toulouse hypothesis).

We believe the main deliverables of this study to be the successful extension and
application of finite connectivity replica techniques to more demanding scenarios, where
the microscopic equilibrated degrees of freedom are neither discrete nor of a scalar nature, and
where also their interactions are of a mathematically more complicated form than just weighted
(inner) products. These techniques, which could easily be adapted to non-Poissonnian random
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connectivity graphs, are not only useful tools in the study of physical systems, but may also be
helpful to analytically determine, for example, the influence of topology on global processes
in non-physical systems with scale-free connectivity, such as the synchronization of randomly
and finitely connected planar oscillators [43].

Acknowledgments

This study was initiated during an informal Finite Connectivity Workshop at King’s College
London in November 2003. The authors acknowledge financial support from the the ESF
SPHINX programme, the Ministerio de Educacién, Cultura y Deporte (Spain, grant no
SB2002-0107), the Engineering and Physical Sciences Research Council, the MCYT (Spain,
grant no BFM2003-08258), the FOM Foundation (Fundamenteel Onderzoek der Materie, the
Netherlands), and the State Scholarships Foundation (Greece).

Appendix. Details of population dynamics for d =3

To arrive at a numerically tractable form of the population dynamics relations, one is required
to truncate (81) to a relatively small number of coefficients. Here we took

P(¢,0|p) = exp[A€ cos(¢p) + A® sin(¢) + B cos(6) + B’ sin(0)]

D(w)
x exp[H“ cos(¢) cos(9) + H cos(¢) sin(6)

+ H*¢ sin(¢p) cos(0) + H*’ sin(¢) sin(6)] (A.1)

with D(p) the appropriate normalization constant. The update relations for the above
coefficients follow from the orthogonality relations of the trigonometric functions,

ecct
ww =~ / [ Tdre w(rm) dU P(UL
20 k<t

c 7T K (py, Up) — 4M s (py, Up)
x8|A=>" 7= 8)
k<e

P K (g, Up) — 4Mgs (pay, Uy)
x8| A — Z ~ T8
k<t

. 1 s 7T Vs (e, Ur) — 2M (., Uy)
X8| B =) Vel Up) |5 B' =) kn(an—S) b &
k<t k<t

ce 2 o 7T Mo (g, Up) — 2K (py, U)
X8| H =Y S Mol Up) |8 | H = )2 S B 2
i k<t 1 L k<t T ]
T[Mss (Il’ka Uk) - ZKV (/J']w Uk)
(w2 —8)

scC 2 AR
x8|H —ZPMM(M,(,U;{) S| H —Zz
k<t k<e

(A2)

with the abbreviations

Kol Up) = / d cos(@) f RS, 6: 11y, Up)
0

-7
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K (p, Ur) =/ d¢Sin(¢>)/ dOR(¢, 0; ., Ur)
0

-7

Ve (pey, Uy) :/ d¢/ do cos(0)R(¢, 0; py, Up)
- 0

V(o Up) =f d¢f d0 sin(@)R(@, 0 g1y, Up)
-7 0

Meo (s, Up) = / dp cos() / d9 cos(O)R (¢, 6 ;)
0

-7

Mcs(uk,Uk)=/ d¢COS(¢)/ do sin(0)R(¢, 0; py, Ur)
0

-7

M (py, Uy) :/ do sin(qb)/o dé cos()R (¢, 0; i, Uy)

—JT

My (1. Uy) = f db sin(@) / 49 sin@)R (¢, 0: puy., Up)
0

-7

M(uk,Uw:/ d¢>/ dOR($, 6: 1y, Uy)
— 0

R($,0; u, U) = log(2m) + log |:/n do’|sin(0")| exp(B€ cos(8) + B* sin(8"))
0

x exp(BJ (Uy3 cos(8”) sin(8) cos(¢p) + Uaz cos(9’) sin(9) sin(¢p)
+ Uss cos(8) cos(e)))lo(\/Lg(qs, 0,0, 1, U)+ L2($. 0.6, p, U))] (A.3)

Here Iy(x) is the zeroth-order modified Bessel function and

Lo(¢,0,0, 1, U) = A+ H cos(9') + H* sin(9")

+ BJ[Uy; sin(@) cos(¢p) sin(0) + Uy; sin(@) sin(¢) sin(@’) + Uz cos() sin(6”)]

Ly(¢,0,0", u,U) = A® + H* cos(8") + H** sin(9")

+ BJ[Uj> sin(@) cos(¢) sin(8”) + U, sin(6) sin(¢h) sin(0") + U3, cos() sin(0')].
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